
Turk J Elec Eng & Comp Sci
(2022) 30: 659 – 677
© TÜBİTAK
doi:10.3906/elk-2104-73

Turkish Journal of Electrical Engineering & Computer Sciences

http :// journa l s . tub i tak .gov . t r/e lektr ik/

Research Article

Predictive optimization of sliding mode control using recurrent neural paradigm
for nonlinear DFIG-WPGS during distorted voltage

Omar Busati Alzain1,2,∗, Xiangjie Liu1
1The State Key Laboratory of Alternate Electrical Power System with Renewable Energy Sources,

School of Control and Computer Engineering, North China Electric Power University, Beijing, China,
2School of Electrical Engineering, Sudan University of Science & Technology, Khartoum, Sudan

Received: 11.04.2021 • Accepted/Published Online: 03.09.2021 • Final Version: 21.03.2022

Abstract: Dynamic characteristics of the doubly-fed induction generator (DFIG)-based wind power generation (WPGS)
are fully nonlinear. Therefore, issues such as stability and achieving high efficiency, especially under harmonics behavior,
are challenges that assess the control strategy reliability to find the perfect dynamic solution. This discussion offers a
control strategy for the separated stator-port power using a predictive sliding mode strategy with a resonant function
(PSMC-R) based on a deep recurrent neural network (DRNN). DRNN is formed as a low-order Taylor series formula.
PSMC-R predicts the perfect switching surface path and regulates the distorted nonlinear DFIG with several dynamic
aims. This approach reduces excessive chatter while violating the sliding surface path range of the classical SMC
switch-part. Also, PSMC-R handled the fundamental and 5th-/7th-type harmonic wave at the positive synchronous +dq-
reference level of the machine dynamic quantities without further dissociation computations of the components. Dynamic
results of a 1.5 MW DFIG-WPGS are simulated by using Matlab-package and presented good dynamic characteristics,
less pulsation ratio of variables, and optimal sliding chatter of PSMC-R during various operating scenarios compared to
the other classical regulation approaches.

Key words: Double fed induction machine, wind engine unit, sliding surface controller, harmonic wave, regulation of
power system

Nomenclatures
is, ir Stator- and rotor-port current vector. Ps, Qs and Te Stator-port active and reactive power and,

machine electrical torque
vs, vr Stator- and rotor-port voltage vector. Subscripts
ψs, ψr Stator- and rotor-port flux vector. α, β Stationary level at α- and β-axis.
Rs, Rr Stator- and rotor-port resistance. d, q Synchronous level at d-, q-axis.
Lm Common-inductance. s, r Stator- and rotor-port variables.
Ls, Lr Stator- and rotor-port inductances. +, 5−, 7+ Positive-series of the primary + and 5 th/7th-

degree harmonic items at −5ωe and 7 ωe.
Lρs, Lρr Stator- and rotor-port outflow-inductances. Superscripts
ωe Stator angular speed. r and +, 5−, 7+ Stationary level at (αβ)r, and (+) synchronous

reference level at dq(+, 5−, 7+).
ωr, ωs Rotor-port, synchronous angular speed. ref Reference signal for controller.
θe, θr Position angle of stator-, rotor-port.

∗Correspondence: omarbusati@ncepu.edu.cn, omarbusati@gmail.com

This work is licensed under a Creative Commons Attribution 4.0 International License. 659

https://orcid.org/0000-0003-0798-0817
https://orcid.org/0000-0002-9116-518X


ALZAIN and LIU/Turk J Elec Eng & Comp Sci

1. Introduction

Globally, the power generation based on wind-wave (WPG) has expanded rapidly within these years for growing
global natural energy sources needs [1]. Flux and voltage orientation types of vector control are general strategies
applied during the usual operating characteristics of DFIG-WPGS [2, 3]. WPGS is entirely nonlinear and
unprotected from disturbance status types that decrease the system effectiveness, concerned classical controllers
[4]. Accordingly, several topics have dealt with various enhanced control designs, such as a robust controller
that has been analyzed in the stationary- or synchronous-level to improve the paradigm performance toward
DFIG terminals [5, 6]. The optimization algorithm for the model predictive regulation approach (MPC) gives
extensive regulation features to handle the DFIG. An optimum predictive voltage vector is derived based on
the direct power control without the need to extract the negative chains of stator-port current to enhance its
sequences and mitigate electromagnetic torque vibrations during an unbalanced network state [7]. Given the
harmonics status, the predictive estimation compensator decreases the torque hesitation associated with stator-
port current and flux [8]. The predictive regulation enhanced the torque and flux by adding ripple regulation
term with the standard cost function to deal with torque ripple during an ineffective control action [9, 10]. MPC
regulation-based stator-port current injected the predicted stator-port current at dq-plane to generate the rotor-
port converter control signals without complex separations processes in the harmonic items. Which simplifies the
regulation items, decreases the algorithm’s burden, and enhances its dynamic robustness [11]. The sliding mode
approach (SMC) is widely introduced to regulate the DFIG-WPG with unpredictable wind behavior, uncertainty
changes, and external disturbances due to the insensitivity properties for unwanted dynamic deviations. SMC
power regulation approach (SMC-DPC), using the influential extended power and adapted control based on
the backward-steps procedure (ABS-SMC), is offered to deal with DFIG [12, 13]. Present network design
recommends reducing the maintenance and operational costs and the possibility of overcoming malfunctions.
The network-port is associated with the DFIG stator- and rotor-port through the transformer and dual-terminals
converter, respectively, which may cause undesirable increases in rotor-port current. These dynamic challenges
are influential for taking into account during advanced control design. Consequently, additional smart control
approaches have been proposed to discuss DFIG behaviour under unusual voltage dips conditions [14–17]. The
SMC model deals effectively with the applicable system during these cases due to its rapid reaction to correct
unwanted dynamic perturbations[18, 19]. A high-degree SMC has been offered for the DPC toward DFIG’s
terminals [20] and speed-control toward turbine (WT) [21]. The Integral I-SMC directly controlled the DFIG’s
torque under unbalanced system voltage that alleviates the ripples impact on the torque and stator-port power
in [22]. An I-SMC-based torque control manipulated voltage drop effects and reduced the vibration of stator-
port power and mechanical torque (MT) for the DFIG system. Also, DPC strategy-based DFIG regulation
via I-SMC has regulated the stator-port power and compensated the power oscillations using resonant units
running at a double value of actual frequency [23]. Three regulation targets that have been adopted depend
on the current of the stator-port, power during the stable condition, and damped vibrations of MT. The study
in [14] offered ISMC-DPC with two scenarios, such as collapse and distortion in the network-area voltage, for
mitigating the dynamic harmonic effects on the DFIG. The actual behavior of the nonlinear and inductive effect
of the power system equipment, with power electronics converters units leads to the emergence of harmonics
sequences, which causes a significant change in the fundamental sinusoidal wave structure of system variables,
especially the 5 th/7 th -degree of harmonic. The appearance of harmonious fluctuations in the power feed unit
results in MT vibration and high energy dissipation through the machine core. The electrical communities
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have identified standards for reducing harmonic ratios on acceptable operational limits along the generation
line, and the most famous are IEEE-519 and ERG5/4-1 [18]. In [23, 24], I-SMC with multi-resonance elements
suppressed the harmonic effect and restricted the tracking deviation of DFIG variables sequences that may be
present under unusual network voltage conditions. The multi-resonant integral law modified the sliding surface
elements based on the SMC approach to manipulate the deformed voltage at the positive dq-reference-level.
This strategy provided good tracking behavior and attenuated the oscillation on the stator-port power and
response of MT for the DFIG [25]. Generally, the stable and transient behavior of DFIG has been regulated
during the normal and abnormal operating conditions in previous studies without providing a more detailed
analysis of the effect of different kinds of harmonics. The previous SMC regulation investigations frequently
presented the classical chattering signal based on their sliding quantities, signs, and restrictions that may affect
sliding behavior on the efficient surface to realize dynamic targets. This paper presents PSMC-R utilizing the
predictive sliding chattering signals based on a deep recurrent neural network (DRNN) of the DFIG-WPG
stator-port power under 5 th/7 th -degree harmonic related to voltage. The PSMC-R has a sliding formula like
an ordinary PI structure which contains a predictive sliding term, with the addition of resonant compensator
unit oscillated at 6-times the feeder frequency. The required stator-port power is necessary to derive many
control characteristics with different modes of operation. The results show that the PSMC-R control presents
the best dynamic tracking, low overshoot, and fluctuation of electrical quantities compared to SMC, PI, and
PIR controllers during various operation cases. Moreover, the frequency of stator/rotor-port sinusoidal current
wave has remained constant.

2. DFIG-WPGS structure representation
2.1. Mathematical description of DFIG
The transient circumstances of the DFIG are complicated for design due to the influence of the variations on
the inner parameters, such as coil inductance and stator- and rotor-port resistors associated with the inherent
variations in magnetic fields. Thus, as displayed in Figure 1, the DFIG as an uncomplex corresponding circuit
can be deduced based on some propositions for the usual- and distorted voltage running conditions. The initial
proposition considers that the nonlinear sequences of DFIGs can be extracted based on the (+) synchronous
scheme (dq)+ related to angular speed ω = ωe . In addition, the + harmonic progressions items (HPI) on
the main variables are shaking at −5ωe and 7ωe as revealed in Figure 2. The rated values of the system
are calculated along per unit scale (pu). Also, assuming the machine structure that includes the airflow is a
symmetrical structure to idealize the DFIG circuit. In general, the stationary-references (αβ ) of the DFIG
dynamic quantities (F ) were specified as following [26]:

Fαβ = Fαβ+ + Fαβ5− + Fαβ7+ = |Fαβ+| .ejϕ1 + |Fαβ5−| .e−jϕ5 + |Fαβ7+| .ejϕ7 (1)

where ϕ1 = ωe.t+φ+, ϕ5 = 5ωe.t+φ5 and ϕ7 = 7ωe.t+φ7 , also,φ+, φ5 and φ7 are the primary phase
retards that belong to the (+) components of the basic items (BSI) and HPI which are shaking at (5, 7) feeder
frequency, respectively. The phase beams indicated the link between the stationary, rotational and synchronous
levels of BSI and HPI for electrical DFIG variables as in Figure 2. Moreover, the map shows that the +d–arrow
is settled on (+)–arrow stator voltage sequences that operate at ωe . d-arrow of (dq)5− and (dq)7+ at −5

ωe/7 ωe are spaced from α -arrow by −θ5 and θ7 , respectively. Derivation of the transformational relationship
between the stationary level at (αβ ) and (αβ )r , and synchronous level at(dq)+,5− and 7+ with indicators r ,+,
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Figure 1. Equivalent paradigm of the DFIG at dq+ -level.
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Figure 2. Orientation phasor analysis during the distorted stator-port voltage.

5− and 7+ , respectively, are formulated as:

F+
dq = Fαβ e−jωet, F 5−

dq = F 7+
dq ej12ωet, F+

dq = F r
αβ e−j(ωe−ωr)t

F 5−
dq = Fαβ ej5ωet, F+

dq = F 5−
dq e−j6ωet, F 5−

dq = F r
αβ ej(5ωe+ωr)t

F 7+
dq = Fαβ e−j7ωet, F+

dq = F 7+
dq ej6ωet, F 7+

dq = F r
αβ e−j(7ωe−ωr)t

(2)

In Figure 1, the complex relationships referred to as +dq-reference level can be designed similar to approach
into [4]. Thus, DFIG dynamics are determined to correspond to the relationships between stator/rotor-port
voltages, the passed current in impedances and fluxes, v+sdq , v+rdq , i+sdq, i

+
rdq, ψ

+
sdq and ψ+

rdq respectively [27].

v+sdq = Rsi
+
sdq +

dψ+
sdq

dt
+ jωeψ

+
sdq

v+rdq = Rri
+
rdq +

dψ+
rdq

dt
+ j (ωe − ωr)ψ

+
rdq

(3)

ψ+
sdq = Lsi

+
sdq + Lmi

+
rdq

ψ+
rdq = Lmi

+
sdq + Lri

+
rdq

(4)

where Ls = Lρs + Lm , Lr = Lρr + Lm and Lρs , Lρr , and Lm are the stator-port/rotor-port outflow-, and
common-inductances impact, respectively. The nominated general expression of DFIG variables is imputed to
+dq-reference conditions of the basic and harmonic sequences along two frequencies (5 ωe and 7ωe ) with the
Equations (1) and (2) as follows:
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F+
sdq
rdq

= F+
sdq+
rdq+

+ F+
sdq5−
rdq5−

+ F+
sdq7+
rdq7+

= F+
sdq+
rdq+

+ F 5−
sdq5−
rdq5−

.e−j6ωet + F 7+
sdq7+
rdq7+

.ej6ωet (5)

where the + chains of the basic and the harmonic rippled at −5 ωe and 7ωe were assigned by +, 5 , and 7+

respectively. It can be considered that the behavior of the harmonious waves that are combined together similar
to a frequency AC wave hesitating at ±6 ωe in dq+ -plane. Also, present the 5 th /7 th -degree of stator/rotor-
port harmonics at the (dq)5−/(dq)7+ respectively. The nonlinear variables of the stator/rotor-port can be
obtained from Equations (3),(4) and (5), and reshaping the stator/rotor-port fluxes computations as in [27]:

di+sd/dt = H1i
+
sd +H2i

+
sq +H3i

+
rd +H4i

+
rq + n1v

+
sd + n2v

+
rd

di+sq/dt = H5i
+
sd +H6i

+
sq +H7i

+
rd +H8i

+
rq +N1v

+
sq +N2v

+
rq

di+rd/dt = G1i
+
sd +G2i

+
sq +G3i

+
rd +G4i

+
rq +M1v

+
sd +M2v

+
rd

di+rq/dt = G5i
+
sd +G6i

+
sq +G7i

+
rd +G8i

+
rq +M1v

+
sq +M2v

+
rq

dωs/dt = PLm/J (i+sqi
+
rd − i+sdi

+
rq)− Tm/J

(6)

where

H1 = −Rs

Lsσ
H2 = +σ−1 ωe−ωsL

2
m

LsLr
H3 = RrLm−LrLm

LsLr−L2
m

H4 = −ωsLm

Lsσ
H5 = −σ−1 ωe−ωsL

2
m

LsLr
H6 = −Rs

Lsσ

H7 = +ωsLm

Lsσ
H8 = RrLm−LrLm

LsLr−L2
m

G1 = −RsLm

LsLrσ
G2 = − (ωe−ωs)Lm

Lrσ
G3 = −RrLs−L2

m

LsLr−L2
m

G4 = +ωs

σ

G5 = + (ωe−ωs)Lm

Lrσ
G6 = −RsLm

LsLrσ
G7 = −ωs

σ G8 = −RrLs−L2
m

LsLr−L2
m

N1 = 1
Lsσ

N2 = Lm

LsLr−L2
m

M1 = −Lm

LsLrσ
M2 =

−L2
m

LsL2
rσ

σ = 1− L2
m/LsLr.

As equivalent approach in [26] and for the regulation design target, the v+sd coordinate is assumed to be equal
to stator-port voltage us as fixed unity value and, stator-port power and the generator-torque are specified as

(
Ps+

Qs+

)
= 3/2

(
Re{v+sdq.Î

+
sdq}

Im{v+sdq.Î
+
sdq}

)
def
= 3/2

(
usi

+
sd

−usi+sq

)
(7)

Te = 3pLm. Im{ψ+
sdq.Î

+
rdq} (8)

where Î+sdq is a convoluted conjugate space vector of the stator-port current.

3. Control mechanism representation
3.1. Neural network mechanism structure
The regulation model is executed using standard SMC based on a predictive neural network with adding a
resonant harmonic part (PSMC-R) adapted at 6-times feeder frequency as shown in Figures 3-4.

It may be noted that the regular compensation unit (Rc) is a dual-action Integrator unit [28, 29].
Accordingly, the PSMC-R with a predicted sliding region for the stator-port power in dq-reference level can
be developed to restrain the + main and 5 th/7 th -degree harmonic items. According to the DRNN structure
in [30, 31], the dynamic sequences of the DFIG system in Equations (6) and (7) can be formed as a nonaffine
NARX structure fa (nonlinear auto-regressive eXogenous) based DRNN:

ȳk+1 = fa(φk, ε) (9)

where the label ε is white unevaluated noise. The regression arrays can be defined as φk = [ȳk+p−1, ..., ȳk+p−my

, uk, ..., uk−mu+1] which uses absolute coefficients m y and mu to limit the regression vector depending on the
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Figure 4. The equivalent trained DRNN model of DFIG at +dq reference status.

previous shifted output ( ȳ )/input (u) information. The new NARX affine form can be built using interior
regression array and input elements uk as: φk = [φ′

k, uk] . where φ′
k = [ȳk+p−1, ..., ȳk+p−qy , uk−1, ..., uk−qu+1] .

φ′
k+1 = fx(φ

′) + gu(φ
′).uk + ω̄, ȳk = hy(φ

′) (10)

where fx , gu and hy are specified as DRNNs input and output components, also ω̄ is unmeasured
disturbances. By restructuring DRNNs Equation (10) to be similar to the low-rank of Taylor multi-series
at the operation points [φ′

0(k)] that is defined as previous sequences of input/output.

φ′(k + 1) = fx(φ
′
0(k)) +

(
∂fx(φ

′)

∂φ′

∣∣∣∣
φ′

0(k)

)
(φ′ − φ′

0) +

(
∂gu(ϕ

′)

∂u

∣∣∣∣
φ′

0(k)

)
(u− u0) + ω̄

∆φ′
k+1 = Â.(φ′ − φ′

0) + B̂.(u− u0) + δk

ȳ(k) = hy(φ
′
0(k)) +

(
∂hy(φ

′)

∂φ′

∣∣∣∣
φ′

0(k)

)
(φ′ − φ′

0)

∆ȳk = Ĉ.(φ′ − φ′
0)

(11)

where ∆x = ∆φ′ = (φ′ − ϕ′0) and ∆u = (u− u0) . The new linear matrices are represented as Â = ∂fx
∂φ′

∣∣∣
φ′

0

,

B̂ = ∂gu
∂u

∣∣∣
φ′

0

and Ĉ =
∂hy

∂φ′

∣∣∣
φ′

0

. In general, the model Equation (6) is formulated as linear steady-state form
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based on a low-degree Taylor approximation sequence around known processing points Equation (11):

∆x+k+1 = Â∆x+k + B̂∆u+k + δ+k

∆y+k = Ĉ∆x+k

(12)

This investigation offered 3-steps affine shifted structure of the DRNN based on Figure 4. A set of dynamic
data are generated using MATLAB open-platform (FAST-Tool) for WPGS, as presented in Figure 5. This
platform is provided by the American National Renewable Energy Laboratory (NREL). FAST-Tool trains the
model Equation (11) with the controller inputs as rotor voltage signals. Figure 6 shows the unit scale system
data applied to learn the DRNN as an accurate affinity formula in a sampling time. In addition, the flow-chart
of PSMC-R design based on DRNN, prediction routine, and SMC are presented in Figure 7.

FAST Nonlinear Wind Turbine

Power (W) and Gen. Torque (Nm)

Yaw Position (rad) and Rate (rad/s)

Blade Pitch Angles (rad)

High-Speed Shaft Braking Fraction (-)

OutData

DFIG-WPGS

Ps

Te

Shaft-Speed

f(u)

Select LSS speed at entrance to gearbox (rpm)

Yaw Controller

Pitch Controller

High-Speed Shaft Brake

GBR atio

Te

Ang-Speed

Time

RPM to 
rad/s

-C-

+
+ -C-

- K
-

-K
-

Figure 5. The FAST-based wind turbine model.

3.2. PSMC-R mechanism structure
Most earlier studies presented a discrete-time sliding structure with a sliding surface scheme using a proportional
or an integral part law, which is defined using system variables, or sometimes the sliding range is designed to
be a specified path [32–34]. In this study, the sliding law is identified like the PI formula to find the optimal
control action, and the state error is set as

∆e+k = ∆x+k −∆xrefk (13)

where x∗k is the signal of the expected input. Sliding-surface function (s) can be described as PI formula

∆s+k+1 = kP .∆e
+
k+1 + kI .∆ξ

+
k+1 (14)

The h-plane of sliding chatter path s+ =
{
s+k−1|s

+
k−1 = 0, at k = 1, 2, ....} , and the integration deviation is

∆ξ+k = ∆e+k +∆ξ+k−1 (15)
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Figure 6. The training steps of the DRNN as (a) random data of inputs, (b) the DRNN verification for +dq-(solid-
plant) and (dashed-trained data) and (c) the predicted errors. (A) +d-axes of the stator-port current. (B) +q-axes of
the stator-port current.

Replacing Equation (12) into Equation (13)

∆e+k+1 = ∆x+k+1 −∆xrefk+1 = Â∆e+k + B̂∆u+k + d
∼

+

k
, d

∼

+

k
= δ+k −∆xrefk+1 + Â∆xrefk (16)

The identical control signal Uc+ is offered to be a solution at ∆s+ = ∆s+k+1 −∆s+k = 0. [35]

∆s+k = kP e
+
k+1 + kI .

(
e+k+1 + ξ+k

)
= (kP + kI)∆e

+
k+1 + kI .∆ξ

+
k

= Gm.∆e
+
k+1 + kI .∆ξ

+
k

(17)

Reforming Equation (17) based on Equation (16) to find the sliding term array as

∆s+k = Gm.

(
Â∆e+k + B̂∆U+

c,k + d
∼

+

k

)
+ kI .∆ξ

+
k (18)
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Figure 7. Flow-chart of the PSMC-R design based on DRNN.

The applied identical control comprises a one-ahead shift disturbance that can be formed as

∆U+
c,k = −

(
GmB̂

)−1

(−∆s+k +GmÂ∆e
+
k +Gmd

∼

+

k−1
+ kI∆ξ

+
k ) (19)

Redefine the sliding sequence as s+k+1 = s+k = 0 . Thus, Equation(19) is determined as

∆U+
c,k = −

(
GmB̂

)−1

(GmÂ∆e
+
k +Gmd

+
k−1 + kI∆ξ

+
k ) (20)

This investigation uses the predicted switching-part based on predictive control (pc) instead of the common
switching-part of SMC ∆Usw,k = Kmsign (∆s) + η∆s to extend the functional control space and coerce the system
states to realize the sliding attributes. Consequently, the general formula of control action can be expressed as

∆U+
k = ∆U+

c,k +∆U+
sw,k = ∆U+

c,k +∆Upc,+
k (21)

The border layer ∆̄ is described for constricting the state of chatter as follows 1, s+ > ∆̄
ks, |s+| ≤ ∆̄, k = 1/∆̄
−1, s+ < −∆̄

(22)

Thus,

∆U+
k = −

(
Gm.B̂

)−1

[−∆s+k +GmÂ∆e
+
k +Gmd

∼

+

k−1
+ kI∆ξ

+
k +Gm

(
kmsign

(
∆s+k

)
+ η.∆s+k

) (23)

Replacing Equations (23), (21) into Equation (18), the future sequences of sliding term can be composed as

∆s+k+1 = Gm.

(
Â∆e+k + B̂.

(
∆U+

c,k +∆U+,pc
k

)
+ d

∼

+

k

)
+ kI .∆ξ

+
k = ∆s+k +GmB̂∆U+,pc

k +Gmε
∼

+

k
(24)

ε
∼

+

k
= d

∼

+

k
− d

∼

+

k−1
is an approximated error vector representing the disturbance under restriction

∣∣∣∣ε∼+

k

∣∣∣∣ = d
∼

+

k
− d

∼

+

k−1
≤ ∆̂d (25)
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As indicated in Equation (24) with setting ∆ū+(k) = ∆U+,pc
k , the sliding status is expressed compactly as

∆s+k+1 = Ω.∆s+k +Φ.∆ū+k + Γε
∼

+

k
, y

∼

+

k

= H∆s+k (26)

In Equation (26), the constant matrices are expressed as

Ω = [I] =

[
1 0
0 1

]
, Φ =

[
GmB̂

]
=

[
−0.443 −0.039
0.014 −0.432

]
, Γ = [Gm] =

[
0.15 0
0 0.15

]
and H =

[
1 0
0 1

]
. An ordinary augmented for-

mula is derived from Equation (26) using new variables x+h (k) =
[
∆s+(k) y

∼

+(k)
]T

[4].

xh(k+1)︷ ︸︸ ︷[
∆s+k+1

y
∼

+

k+1

]
=

Ah︷ ︸︸ ︷[
Ωm×m 0m×q

HΩq×m Iq×q

] xh(k)︷ ︸︸ ︷[
∆s+k
y
∼

+

k

]
+

Bh︷ ︸︸ ︷[
Φm×n

HΦq×n

]
∆ū+k +

Eh︷ ︸︸ ︷[
Γm×n

HΓq×n

]
ε
∼

+

k

y
−

+

k

=

Ch︷ ︸︸ ︷[
0q×m Iq×q

] [∆s+k
y
∼

+

k

] (27)

Np and Nc are defined as the prediction of the sliding status deviation and control horizon step. Formula (27)
uses the horizon range to expand the difference sliding sequences based on predictive control inputs as

y
−

+(k +NP |k) = ChAh
Npx+h (k) + ChAh

Np−1Bh∆ū
+ + ChAh

Np−1Ehε
∼

+(k)

+ChAh
Np−2Bh∆ū

+(k + 1) + ChAh
Np−2Ehε

∼

+(k + 1) + · · ·

+ChAh
Np−NcBh∆ū

+(k +Nc− 1) + ChEhε
∼

+(k +Np− 1)

(28)

Define the predicted output of sliding, subsequent series of control, and deviation of disturbances arrays as

¯̄y+(k) =

[
y
−

+(k + 1|k) · · · y
−

+(k +Np|k)
]T

∈ ℜNp, ∆¯̄x+h (k) =
[
∆x+h (k + 1|k) · · ·∆x+h (k +Np|k)

]T ∈ ℜNp

∆¯̄u+(k) =
[
∆ū+(k|k) · · ·∆ū+(k +Nc− 1|k)

]T ∈ ℜNc,u , ¯̄ε+(k) =

[
ε
∼

+(k|k) · · · ε
∼

+(k +Np− 1|k)
]T

∈ ℜNp,ε

(29)

The compact form of equivalent output progressions under prediction is derived as

¯̄y+(k) = E.¯̄x+h (k) +M.∆¯̄u+(k) + Λ.¯̄ε+(k) (30)

The associated matrices of sliding law in Equation (30) can be defined as

E =
[
ChAh · · · ChAh

Np
]T
,M =


ChBh 0 · · · 0
ChAhBh ChBh · · · 0

...
... . . . ...

ChAh
Np−1B ChAh

Np−2Bh · · · ChAh
Np−NcBh

 ,Λ =


ChEh 0 · · · 0
ChAhEh ChEh · · · 0

...
... . . . ...

ChAh
Np−1Eh ChAh

Np−2Eh · · · ChEh

 (31)

Minimization rule of the cost function based on problem Equation (30) is defined as [4]

J(k) =

Np∑
i=1

∥∥yref (k + i|k)− y(k + i|k)
∥∥2
Gi

+

Nc−1∑
i=0

∥∆u(k + i|k)∥2Ioi

st ∆umin≤∆¯̄u+(k)≤∆umax, ∆ymin≤∆¯̄y+(k)≤∆ymax

(32)
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where yref is the items of desired input, y is the items of output progressions, Io and G are the + definite
weight matrices within a restricted range of input/output. The restriction term ∆̂d in Equation (25) is a
quasi-sliding value that makes the sliding response close to the sliding path in a short step and also removes
chattering behavior [35, 36].

The complete control law is comprised of Rc unit as

u+rdq = u+Rc,dq + U+
k,dq (33)

The discrete-time Tustin paradigm-based second-degree double-task integral compensation Rc unit is connected
with the PSMC in a parallel connection.

Rc = sKro/(s2 ∓ (±6.ωe)
2)
∣∣∣
s= 2

Tg
z−1
z+1

(34)

The gains of Rc unit are defined as Krod= 56.3 and Kroq = 43.8. Thus, the magnitude against the 300 Hz is
30.1 dB within the inversion points around ±90o in the Bode curve based on the resonant unit, as shown in
Figure 8(a). The PSMC-R and open-loop path Bode curve in Figure 8(b) and Figure 8(c)for Ps show that the
magnitude at 300 Hz are (32.3dB) with the phase degree swing around 0o , and (98.6dB) with the phase degree
swing around −90o respectively. Thus, these characteristics of magnitude and phase values are broad enough
to decrease the control deviation and suit the compensation mechanism. Moreover, the multiple complicated-
coefficients filter MCCF used to extract the main signals and their harmonic chains for the overall system under
the supply distortion [37], as shown in Figure 9.
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Figure 8. Bode spectrum of (a) resonant function (b) PSMC-R controller (c) open control-loop trajectory.
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4. Analysis of the results

According to the general schematic diagrams of DFIG-WPGS in Figure 10, the control unit PSMC-R is presented
with its internal connections, as shown in Figures 11 and 12. The rated DFIG parameters and quantities are
defined in Table 1.

Gear-
Box DFIG

Rotor-side 
Converter

Grid-side 
Converter

563V/1.5MW 20MVA/11KV
50Hz

AC Filter

Lg=400µH

Rg=20µΩ

563V/11KV

80000µF

Programmable
AC source

Figure 10. The public diagram of DFIG-WPGS.
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+

Ps
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Figure 11. Diagram of the PSMC-R technique for the DFIG.

Table 1. The rated DFIG-WPGS and PSMC-R quantities are used in the simulation.

Parameter Value Parameter Value Parameter Value
Ps 1.5 MW Qs 0 MW Vs 563V
Converters Freq. 2.5kHz fs 50Hz Rs/Rr 2.6e-3/2.9e-3Ω
Ls/Lr/Lm 2.6/2.6/2.5 mH J 28kgm2 No.pole pair 4
Krod/Kroq 56.3/43.8 PIR(Kp,Ki,Kr) 0.35/0.24/1.5 PI (Kp,Ki) 0.52/0.63
Rotor Speed 1630 r/min-1.086 pu Hp 10 Hc 3
HPI rate case-1,3 &4 (4% and 3%) HPI rate case-2 (5%) Run Time 1.25 s

The regulator principle for DC-tied voltage is designed based on a bidirectional-tied converter toward
network-port based on the space vector modification SVM standards to conform to the approach described in
[38]. Figure 13 illustrated that the system responses depend on different control types, identified along the time
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from 0 to 1.25 s while the harmonic regulator unit is inactive within 0-0.5 s for the PI regulator. At the interval
time 0-1 s, the traditional PI, PIR-Naslin, and SMC control are applied to the system during the occurred
harmonic condition. Also, after 1 s is depleted, the offered PSMC-R control at +dq -level is allowed to control
the stator-port power during harmonic growth. However, within the time interval classified as a PI regulator
and before the submitted control approach for harmonic, the graphical results in Figures 13 confirmed that the
regular controller is unreliable in dealing with harmonic sequence components on the stator power dq -reference
level. Thus, the stator-port current is exceedingly malformed that is exhibited in Figure 13(c). Furthermore,
the active 300 Hz oscillation is provided momentarily on stator-port power and MT in Figure 13 (a, b and g).
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Figure 13. The results as (pu) for 4% and 3% of 5th/7th harmonic types during distorted voltage (a) active power,
(b) reactive power, (c) AC stator-port currents, (d) AC rotor-port currents (e) +d -axis rotor-port current., (f) +q -axis
rotor-port current, (g) generator electromagnetic torque, (h) DC-link voltage.

In Figure 14, the effect of PI without the harmonic regulator unit is shown as the spectral range of the
harmonic sequence versus frequency range during the 0-0.5 s time range for the stator- and rotor-port current.
Due to the feeder voltage deformation, the 5th/7th -degree harmonic series at frequency 250/350 Hz are also
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originated in stator-port current and magnetic intensity into the machine air slots. In Figure 13 (d), the AC rotor
current actual frequency of 5 Hz is produced from these characteristics and involves harmonic sequences with
corresponding frequencies of 295 Hz and 305 Hz for types 5th and 7th -degree, respectively influences rotor-port
waveform. When the PIR-Naslin, SMC, and PSMC-R were enabled at 0.5, 0.75, and 1 s, respectively, as formed
in Figures 13 (a and b), the (+) successions of primary and harmonic items with (5th -/7th -types) are produced
on the stator power that conveniently adapted with fast response growth. Explicitly, the harmonic components
of stator power based on offered controller achieved a low tracking error conduct between the desired signals and
estimated performance. To view the preference of PSMC-R, the max-oscillation rate of Ps and Qs associated
with 300 Hz, the 5th/7th -degree sequences terms of harmonics on stator current, rotor current associated with
5 Hz, electromagnetic torque, and the DC-voltage, are scheduled clearly in Table 2. The PSMC-R mechanism
is capably attaining the control functions, as shown in Figures 13 and Table 2. Furthermore, the desired and
dynamic reaction has achieved a good tracking error while decreasing 5 Hz-harmonic waves for the rotor current.
Also, it presented high mitigation in MT pulsations associated with 300 Hz and 5th /7th -degree harmonics on
stator-port active power and current, which presents the regular heating process in the rotor windings while
reducing the losses associated with harmonics waves.

Table 2. Results of comparative analysis for different control mechanisms.

HPI,Pulsation (%) PI PIR SMC PSMC-R
Is 5th ±4.90 ±3.16 ±1.91 ±0.54
Is 7th ±4.40 ±2.36 ±1.83 ±0.52
Ir29th ±3.10 ±3.40 ±1.60 ±0.52
Ir30th ±3.40 ±3.10 ±1.89 ±0.90
Ps ±4.71 ±4.34 ±2.46 ±1.08
Qs ±7.24 ±4.22 ±4.01 ±2.06
Te ±7.42 ±5.20 ±2.97 ±1.48
Vdc ±6.03 ±4.70 ±2.47 ±2.03
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Figure 14. Harmonic curve for (a) stator-port current at 50 Hz), (b) rotor-port current at 5 Hz).

Further assessment is presented during 5% ratio for each 5th/7th -type HPI on voltage in Figure 15.
As shown in Figure 15, immediately after voltage distortions occur at 1 s, the compensation function inside
the PSMC-R accurately regulates 300 Hz components related to the −5 ωe and 7ωe hesitations at the +dq -
reference level attenuate the introduced harmonics. The PSMC-R control gives smoother fluctuations for the
model responses, especially for stator power and MT during the distortions of the network voltage in Figures 15
(a, b and g), respectively. Besides, the fluctuation rates of dq -stator-port active/reactive power and MT are
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around (±1.46, ±3.1, ±4.66 and ±5.11%), (±1.26, ±3.55, ±4.38 and ±4.48%), (±2.19, ±3.73, ±5.64, and
±6.18%), respectively, whereas, the average of DC voltage fluctuation is (±1.98, ±2.44, ±3.89 and ±4.32%)
for PSMC-R, SMC, PIR-Naslin and PI, as shown in Figure 15 (h). Also, Figures 15 (e and f) offer that the
oscillation rates of the dq -rotor current are (±3.2, ±3.95, ±6.41, and ±7.26%) and (±2.96, ±4.31, ±4.88 and
±5.99%) for the PSMC-R, SMC, PIR-Naslin and PI, respectively.
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Figure 15. The results as (pu) for 5% of 5th /7th harmonic types during distorted voltage (a) active power, (b) reactive
power, (c) AC stator-port currents, (d) AC rotor-port currents (e) +d -axis rotor-port current, (f) +q -axis rotor-port
current, (g) generator electromagnetic torque, (h) DC-link voltage.

In the real-time running of WPG, the wind speed is frequently changing, and the turbine speed controller
may not provide a fast response to an abrupt change in the four operating regions. That may lead to reducing
the efficiency or damaging the system equipment. PSMC-R strategy is applied with a down-/upward slope
of the rotor speed between 1640 and 1170 rev/min (1.093 pu – super-synchronous to 0.8 pu sub-synchronous
mode). The downward region occurred at the time interval 0.4-1.05 s shown in Figure 16(b). The stator voltage
maintains the 5th/7th HPI values as 4% and 3%. The emulated power response in Figure 16 explained that
the provided method carried out better dynamic performance through numerous degrees of rotor speed. The
rate of an amount attributed to stator-port active power and ETM was decreased from 1 to 0.73 pu with an
increasing oscillation ratio from 2.2% to 10.2%, and 1 to 0.71 pu with increasing oscillation ratio from 2.6% to
16.5% at the interval time 0.4-1 s, respectively, as in Figure 16 (a, b and g). As seen, under the introduced
control system, an increase in 300 Hz wave signals appeared as high ripples on the produced stator power and
MT signals during the harmonics deformation with changed speed. In Figure 16, the PSMC-R regulator gave a
good performance during numerous of rotor-port speed degrees and ripples of the torque stress on the generator.
Figures 16 (e and f) illustrated that the current capacitance ratio of the rotor-port decreased by about 50.6%,
with the oscillation ratio increasing from 3.2% to 19.2% in the interval time of 0.4-1 s, respectively. Also, in
Figures 16, the PSMC-R carried out good tracking performance of stator power, stator, and rotor current at
(+dq) reference level, with smaller overshot, less current oscillation ripple during 100% of stator power and fast
response during variation of rotor speed. Besides, PSMC-R maintained constant sequence periods for stator
current and proper DC voltage tracking at its nominal path; meantime, it has adapted the sequence for rotor
current at 0.4 and 1 s, as in Figures 16 (c, h and d), respectively. Further dynamic analysis of the PSMC-R
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is achieved during the wind movement variation between cut-in and the rated speed (15 m/s) along 0.4-2 s,
as shown in Figure 17 (a). In Figure 17 (c and d), the regulation units of DFIG-WPGS generate a low value
of the generator power and torque that swing at 0.25 pu and −0.3 pu around the cut-in wind speed along
(0.4-1 s and 1.5-2 s) respectively, based on the selection mechanism of the maximum power. Besides, when
the wind movement increases with a sufficient speed to allow the WT to run in the classified speeds range,
the DFIG-WPGS can deliver the power toward the grid and increase the generator torque to swing around the
nominal values along 1-1.5 s.
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Figure 16. The results as (pu) during changing in the rotor- velocity (a) active and reactive power, (b) rotor-port
velocity, (c) AC stator-port currents, (d) AC rotor-port currents (e) +d -axis rotor-port current, (f) +q -axis rotor-port
current, (g) generator electromagnetic torque, (h) DC-link voltage.
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Figure 17. Dynamic results based on (a) wind profile that changes between cut-in speed (3.5m/s) and nominal speed
(15m/s), (b) generator power (pu), (c) generator torque (pu).

The parameters variation test is performed by assuming that coil inductance parameters are changed
based on the inherent variations in the interior machine magnetic behavior during sudden operating changes.
Besides, the expected changing resistors values of stator and rotor are involved while discarding their windings
leakage differences. This test offered PSMC-R during the same hypothesis in the first dynamic test. In Figure 18,
the mutual inductor and stator/rotor resistor coefficients values are decreased -50% in the FC-I test, and also
-50% and +50% are included to mutual inductor and resistors in FC-II test respectively, besides +50% has been
added to all specified coefficients in FC-III test. In general, Figures 18 (a, b and g) show that the PSMC-R
mechanism gives smoother fluctuation rates of the stator-port active/reactive power and MT around (2.09%,
1.3%, 2.0%, and 1.6%), (2.87%, 3.21%, 3.1%, and 3.02%), (2.84%, 3.4%, 2.51%, and 2.9%) for the NC, FC
(I,II,III) tests respectively. Whereas, the average of DC voltage fluctuation is (3.91%, 3.56%, 3.3%, and 3.02%)
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Figure 18. The results as(pu) with various parameters alterations for (a) active power, (b) reactive power, (c) AC stator-
port currents, (d) AC rotor-port currents (e) +d -axis rotor-port current, (f) +q -axis rotor-port current, (g) generator
electromagnetic torque, (h) DC-link voltage.

for the NC, FC (I,II,III) tests, as shown in Figure 18 (h) respectively. Also, Figures 18 (e) to (f) offer that
the oscillation rates of the dq -rotor current are (4.6%, 5.1%, 5.02%, and 4.7%) and (8.21%, 7.7%, 8.8%, and
8.6%) for the NC, FC (I,II,III) tests, respectively. All results demonstrate that the dynamic realization of the
proposed PSMC-R gave satisfactory durability during the extreme changes of the stator, rotor, and combined
inductive parameters.

5. Conclusion
This topic has discussed PSMC-R that contains predictive sliding chattering signals based on the deep-recurrent
neural network for the stator-port power model of the nonlinear DFIG-WPG under 5th and 7th -degree defor-
mation voltage. The PSMC-R finds the optimum variables with different process modes by reformulating the
conventional SMC based on the required power using a predictive term to expect the best points in the sliding
plane using the quadratic algorithm module feature plus compensation unit. Simulation results showed that
the designed prediction algorithm-based sliding chatter law of the SMC-R approach presented the best dy-
namic tracking and low overshoot and fluctuation of energy quantities compared to classical control approaches
during various operation terms. Besides, the frequency of stator-port sinusoidal current wave has remained
constant. Also, the components of stator-port power collected from basic and 5th and 7th -degree are promptly
manipulated using the PSMC-R approach to avoid successive dismantling of the components.
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